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Abstract
Assessing and monitoring the welfare of free-living mammals is not a usual process due to the logis-
tical complications associated with their capture and sedation, collection and storage of biological 
samples and their release. In this context, non-invasive methods for monitoring wildlife constitute a 
good alternative approach for in situ conservation. Body condition index, as a measurement of health 
status, has been used in free-living mammals; its low value may be associated with negative effects on 
reproduction and survival. The present study aimed to generate an alternative and reliable non-inva-
sive method and then determine the body condition index, based on previously-collected biometric 
measurements, without the need to capture and immobilise the animals. A total of 178 free-living Nas-
ua nasua Linnaeus, 1766 were trapped, weighed and measured. Statistical methods were used, based 
on Boosted Regression Trees (BRT) using body mass, biometric measurements (body length, height 
and chest girth) and gender as explanatory variables. To assess the agreement between the real Body 
Condition Indices (BCIs) and the predicted values of BCIs, we explored the correlation between each 
model using the Bland-Altman method. This method showed a strong agreement between the predic-
tive BRT models proposed (standardised residuals from a linear regression between body length and 
chest girth) and standardised residuals (linear regression between body mass and body length). The 
results obtained herein showed that BRT modelling, based on biometrical features, is an alternative 
way to verify the body conditions of coatis without the need to capture and immobilise the animals.
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Monitoring of wildlife health is important in investigating possible threats (e.g. 
diseases and population decrease) to animals and the establishment of conserva-
tion strategies. The health of wild animals, at the population or individual levels, 
depending on the question to be answered (Leroy et al. 2017) and body condition 
measurements, are fundamental data of the life history of free-living animals (Ste-
phen and Duncan 2017). Indeed, the body condition reflects the nutritional state, 
expressed by a broad energetic challenge and has been used as an index in assessing 
well-being (Morellet et al. 2007). In fact, when evaluating body conditions, the use 
of length-to-weight comparisons to assess individual energy reserve is a reliable re-
flection of an individual’s foraging ability and success (Bradford et al. 2012). In this 
context, the monitoring of body conditions is an essential tool in wildlife manage-
ment, as well as in measuring the population performance and detecting possible 
imbalances before serious problems arise.

The determination of the body condition of many animal species in the wild, 
such as large carnivores, rare or tree-dwelling species and those that develop cap-
ture stress is a challenge (Huber et al. 2017; Lambert et al. 2012). Captured and 
chemically-immobilised individuals can succumb (Chinnadurai et al. 2016) and, 
for rare species, it is difficult to obtain an adequate sample size for body and weight 
measurements (Law et al. 2016; Turner et al. 2016; Fukuda et al. 2013); thus, it is 
necessary to use a new non-invasive method for evaluating body conditions, avoid-
ing the capture and immobilisation of animals. Camera trapping has emerged as 
a powerful tool for monitoring carnivores in their natural habitats (Karanth and 
Nichols 2011; Sollmann et al. 2013; Burton et al. 2015) and has been used in deter-
mining biometric and morphometric measurements of free-living mammals (Van 
Rooij and Videler 1996; Pfister and Goulet 1999; Lambert et al. 2012; Shumba et al. 
2017). Thus, the main objective of the present study was to establish an alternative 
and reliable non-invasive method, based on biometric measurements for determin-
ing the body condition index of the free-living South American coati (Nasua nasua 
Linnaeus, 1766).

This study was carried out between March 2018 and February 2019, in a forest 
fragment, located in the City of Campo Grande, Mato Grosso do Sul, Brazil (Fig 1; 
Map of the study area). A total of 178 coatis were trapped. We used 60 box-traps 
(90 × 45 × 50 cm), baited with bacon and tinned sardines to capture the target species. 
Once trapped, the animals were sedated with an intramuscular injection of Zoletil 50 
(containing tiletamine hydrochloride and zolazepan hydrochloride, 10 mg/kg) and 
marked with subcutaneous transponders. All animals were weighed with a precise 
and handy spring balance (Pesola) (body mass [g]) and measured with a precision 
caliper 0–600 mm (Mitutoyo) (head-body length [mm], height [mm] and chest girth 
[mm]). The sex of all the animals was recorded and only adult individuals were evalu-
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Figure 1. Location of the study area in the Municipality of Campo Grande (red point), Brazil.

ated. The animals were released at the capture site after recovery from anaesthesia. 
All field procedures were conducted in accordance with a licence granted by Chico 
Mendes Institute for Biodiversity Conservation (n° 56912-2). The present study was 
approved by the Ethics Committee for Animal Use of Dom Bosco Catholic Univer-
sity, Campo Grande, MS (n° 001/2017).

In order to determine a method for measuring the body condition of coatis with-
out capturing or manipulating the animal, a statistical approach, based on Boosted 
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Regression Trees (BRT) using biometric measurements (head-body length, height 
and chest girth) and gender as explanatory variables, was used. First, an initial model 
using biometric measurements of head-body length, height and chest girth was cre-
ated with all the explanatory variables proposed to predict body condition. Two free 
parameters (“learning rate” and “tree complexity”) were fixed according to Elith et 
al. (2008). The number of trees, the estimated deviance in the final BRT model and 
the final number of explanatory variables, which was inclusive, were calculated using 
a 10-fold Cross-validation technique (Hastie et al. 2009). Subsequently, to evaluate 
the influence of single or multiple explanatory variables for prediction, sequential 
models were created following a similar procedure, removing one or more of the 
initially-proposed variables, based on their relative importance for each model. Ad-
ditionally, the real Body Condition Indices (BCIs) assessed variation in body condi-
tion, based on the standardised residuals from an ordinary linear regression between 
body mass (g) and head-body length (mm) of individuals, while accounting for age 
and sex effects. In addition, all samples are independent and the outliers have been 
removed. This should circumvent the effects of animal growth on the condition in-
dex. Therefore, the residuals were calculated for males and females separately, all 
samples being independent (Santos et al. 2018). Once all these models were obtained 
and optimised, we used the Bland-Altman method to assess the agreement between 
the real BCIs and the predicted values of BCIs (Bland and Altman 1999). All the sta-
tistical calculations were carried out using R software 3.4.2 version (R Development 
Core Team 2015) and the packages “gbm” (Ridgeway 2013) and “BlandAlmantLeh” 
(Bernhard 2015). P-values lower than 0.05 were considered statistically significant.

We obtained a final estimation model of BCIs that included all the explanatory 
variables proposed (Model 1: chest girth, head-body length, height and sex [Ta-
ble1]) and a final body condition predictive model that showed a deviance percent-
age of explained 81%. Chest girth and head-body length had the greatest influence 
(43.6% and 31%, respectively), showing a positive correlation with the BCIs. BRT 
models, obtained after removing one (Model 2: chest girth, head-body length and 
height [Table 1]) and two (Model 3: chest girth and head-body length [Table 1]) 
of the explanatory variables proposed, showed a percentage of deviance explained 
between 75% and 71%, respectively (Table 1). The chest girth had the greatest influ-
ence in all models (Model 1: 43.6%; Model 2: 54% and Model 3: 61.3%) showing 
a positive correlation with body condition predictive. The Bland-Altman method 
showed a strong agreement between the BCI results of the predictive BRT models 
(standardised residuals from a linear regression between chest girth and head-body 
length) and the real BCIs (standardied residuals from a linear regression between 
body mass and head-body length). These two quantitative measurements have low 
bias values (-0.012 to 0.012), with a difference close to zero. Bias close to zero dem-
onstrates a greater agreement between the methods; if not close to zero, it indicates 
that both methods are producing different results (Fig 2; Bland-Altman plot).

Results obtained in this work showed that BRT modelling, based on biometric 
features, is an easy method for measuring the body condition of coatis without 
having to manipulate the animal, replacing the most commonly used body condition 
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Table 1. Results obtained with Boosted Regression Trees (BRT) modelling, based on biometric fea-
tures of the South American coati. Information about technical parameters (learning rate (lr) and 
tree complexity (tc)), number of trees (Trees), percentage of deviance explained (% Dev) and relative 
importance (% RI) of the variables used in BRT models predicting the body condition of coatis.

Body Condition Indices (Standardised residuals)
Proposed variables Parameters Tree %Dev %RI

Model 1
Head–Body Length + Chest lr = 0.01 1100 81 Chest Girth = 43.6
Girth + Height + Sex Tc = 3 Head- Body Length = 31

Height = 18.7
Sex = 6.8

Model 2
Head–Body Length + Chest lr = 0.01 1150 75 Chest Girth = 54
Girth + Height Tc = 2 Head-Body Length = 34.5

Height = 11.5
Model 3
Head–Body Length + Chest lr = 0.01 1500 71 Chest Girth = 61.3
Girth Tc = 1 Head-Body Length = 38.7

Figure 2. Bland-Altman plots showing the agreement between real body conditions of the South 
American coati and the predictive values obtained by Boosted Regression Trees models using a dif-
ferent set of explanatory variables. X axis represents the difference between real body conditions and 
the predictive value. Y axis represents the mean of the real body conditions and the predictive value.

indices (standardised residuals from a linear regression between body mass and 
head-body length) (Fig 3; Regression Graph) (Santos et al. 2018). In fact, the 
combination of a set of morphometric measurements yields between 81%, 75% and 
71% of the observed variability in the BCIs. The BRT method has been widely used 
to generate predictive models in ecological and biological studies and is a useful 
tool for working on common ecological problems (Gonçalves et al. 2016; Dormann 
et al. 2013; Elith et al. 2008). This methodology was used to predict the body fat in 
wild boar (Sus scrofa) by Risco et al. (2018), demonstrating that it can be applied 
to analyse different taxa of wild mammals. Unlike simple regression trees, the BRT 
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model allows a better understanding of each parameter; it measures the contribution 
of each variable of the final model and shows the most important variables (Hastie 
et al. 2009; Elith et al. 2008). Furthermore, the best predictive BCI values showed 
an agreement with the real BCIs when a conventional measurement method (Fig. 2; 
Bland-Altman plot) (Bland and Altman 1999) was used for comparison. The Bland-
Altman method is used to evaluate the agreement of continuous measurements 
using a graphical method and the Limits of agreement (Bland and Altman 1986, 
1995; Zaki et al. 2012;).

Body conditions of wild animals can be measured through their capture 
and chemical immobilisation, but these often disrupt their natural activities and 
cause stress. Moreover, their sample sizes are generally small and have a low 
representability (Deka et al. 2012; Huber et al. 2017; Braud et al. 2019). However, 
if the remote acquisition of morphometric data using camera traps is possible, data 
regarding welfare of wild populations can be more reliable. In fact, studies on many 
wild mammals using photographs can optimise the efforts of biological research 
(Van Rooij and Videler 1996; Pfister and Goulet 1999; Oliveira-Santos et al. 2008; 
Lambert et al. 2012; Leuchtenberger et al. 2014; Shumba et al. 2017; Mahendiran 
et al. 2018). Therefore, the next step is to validate our analysis using the means of 
measurements made by camera traps, to show the efficiency of the technique. We 
provided evidence that the body conditions of free-living South American coatis 
can be obtained by measuring chest girth and head-body length with great accuracy. 
Since low values of body conditions due to parasitism can negatively influence 
reproductive rates, movement, haematological indices and survival of infected hosts 
(Schwanz 2008; Robar et al. 2010; Santos et al. 2018), this methodology is a tool that 
has the potential to objectively monitor free-living mammals.

Figure 3. Regression graphs showing the agreement between head-body length (mm) and body 
mass (g) (A, B) or chest girth (mm) (C, D) of the South American coati, considering males (A, C) and 
females (B, D).



A non-invasive method for determining the body condition 567

Acknowledgements

Authors thank the “Coordenação de Aperfeiçoamento de Pessoal de Nível Supe-
rior” – CAPES and “Conselho Nacional de Desenvolvimento Científico e Tec-
nológico” – CNPq for the grants received (FMS 88887.162877/2018-00, NYS 
88887.194498/2018-00 and HMH 308768/2017-5).

References

Bernhard L (2015) Bland Altman Leh: Plots (Slightly Extended) Bland Altman Plots. R 
package version 0.3.1.

Bland JM, Altman DG (1986) Statistical methods for assessing agreement between two 
methods of clinical measurement. Lancet 8476(8476): 307–310. https://doi.org/10.1016/
S0140-6736(86)90837-8

Bland JM, Altman DG (1995) Comparing methods of measurement: Why plotting differ-
ence against standard method is misleading. Lancet 8982(8982): 1085–1087. https://doi.
org/10.1016/S0140-6736(95)91748-9

Bland JM, Altman DG (1999) Measuring agreement in method comparison studies. Statistical 
Methods in Medical Research 8(2): 135–160. https://doi.org/10.1191/096228099673819272

Bradford AL, Weller DW, Punt AE, Ivashchenko YV, Burdin AM, Vanblaricom GR, Brownell 
Jr RL (2012) Leaner leviathans: Body condition variation in a critically endangered 
whale population. Journal of Mammalogy 93(1): 251–266. https://doi.org/10.1644/11-
MAMM-A-091.1

Braud C, Mitchell EP, Van der Merwe V, Tordiffe ASW (2019) A veterinary survey of factors 
associated with capture-related mortalities in cheetahs (Acinonyx jubatus). South Afri-
can Veterinary Association 90: e1–e7. https://oi:10.4102/jsava.v90i0.1723

Burton AC, Neilson E, Moreira D, Ladle A, Steenweg R, Fisher JT, Bayne E, Boutin S (2015) 
Wildlife camera trapping: A review and recommendations for linking surveys to ecologi-
cal processes. Journal of Applied Ecology 52(3): 675–685. https://doi.org/10.1111/1365-
2664.12432

Chinnadurai SK, Strahl-Heldreth D, Fiorello CV, Harms CA (2016) Best practice guidelines 
for field-based surgery and anaesthesia of free-ranging wildlife I. anaesthesia and anal-
gesia. Journal of Wildlife Diseases 52(2s): S14–S27. https://doi.org/10.7589/52.2S.S14

Deka K, Athreya V, Odden M, Linnell J (2012) Chemical immobilization of Leopard Pan-
thera pardus in the wild for collaring in Maharashtra, India. Journal of the Bombay 
Natural History Society 109: 153–157.

Dormann CF, Elith J, Bacher S, Buchmann C, Carl G, Carré G, Marquéz JRG, Gruber B, La-
fourcade B, Leitão PJ, Münkemüller T, McClean C, Osborne PE, Reineking B, Schröder B, 
Skidmore AK, Zurell D, Lautenbach S (2013) Collinearity: A review of methods to deal 
with it and a simulation study evaluating their performance. Ecography 36(1): 27–46. 
https://doi.org/10.1111/j.1600-0587.2012.07348.x

Elith J, Leathwick JR, Hastie T (2008) A working guide to boosted regression trees. Journal 
of Animal Ecology 77(4): 802–813. https://doi.org/10.1111/j.1365-2656.2008.01390.x

https://doi.org/10.1016/S0140-6736(86)90837-8
https://doi.org/10.1016/S0140-6736(86)90837-8
https://doi.org/10.1016/S0140-6736(95)91748-9
https://doi.org/10.1016/S0140-6736(95)91748-9
https://doi.org/10.1191/096228099673819272
https://doi.org/10.1644/11-MAMM-A-091.1
https://doi.org/10.1644/11-MAMM-A-091.1
https://oi:10.4102/jsava.v90i0.1723
https://doi.org/10.1111/1365-2664.12432
https://doi.org/10.1111/1365-2664.12432
https://doi.org/10.7589/52.2S.S14
https://doi.org/10.1111/j.1600-0587.2012.07348.x
https://doi.org/10.1111/j.1365-2656.2008.01390.x


Filipe Martins Santos et al.568

Fukuda Y, Saalfeld K, Lindner G, Nichols T (2013) Estimation of total length from head 
length of saltwater crocodiles (Crocodylus porosus) in the Northern Territory, Australia. 
Journal of Herpetology 47(1): 34–40. https://doi.org/10.1670/11-094

Gonçalves P, Risco D, Fernández-Llario P, Barquero-Pérez O, Serrano E, Hermoso-de-Men-
doza J, Mateos C (2016) A new method for ageing wild boar using dental measures. 
Ecological Indicators 62: 328–332. https://doi.org/10.1016/j.ecolind.2015.11.013

Hastie T, Tibshirani R, Friedman J (2009) The Elements of Statistical Learning. Springer, 
New York, 764 pp. https://doi.org/10.1007/978-0-387-84858-7

Huber N, Vetter SG, Evans AL, Kjellander P, Küker S, Bergvall UA, Arnemo JM (2017) 
Quantifying capture stress in free ranging European roe deer (Capreolus capreolus). 
BMC Veterinary Research 13(1): e127. https://doi.org/10.1186/s12917-017-1045-0

Karanth KU, Nichols JD (2011) Estimating tiger abundance from camera trap data: field 
surveys and analytical issues. In: O’Connell AF, Karanth KU, Nichols JD (Eds) Camera 
Traps in Animal Ecology. Springer, New York, 97–117. https://doi.org/10.1007/978-4-
431-99495-4_7

Lambert MR, Yasuda CM, Todd BD (2012) Evaluation of a photographic technique for es-
timation body size in lizards from a distance. Herpetological Conservation and Biology 
7: 83–88.

Law SJ, De Kort SR, Van Weerd M (2016) Morphology, activity area, and movement patterns 
of the frugivorous monitor lizard Varanus bitatawa. Herpetological Conservation and 
Biology 11: 467–475.

Leroy G, Carroll EL, Bruford MW, DeWoody JA, Strand A, Waits L, Wang J (2017) Next-
generation metrics for monitoring genetic erosion within populations of conservation 
concern. Evolution 11(7): 1066–1083. https://doi.org/10.1111/eva.12564

Leuchtenberger C, Zucco CA, Ribas C, Magnusson W, Mourao G (2014) Activity patterns 
of giant otters recorded by telemetry and camera traps. Ethology Ecology and Evolution 
26(1): 19–28. https://doi.org/10.1080/03949370.2013.821673

Mahendiran M, Parthiban M, Azeez PA, Nagarajan R (2018) In situ measurements of ani-
mal morphological features; a non-invasive method. Methods in Ecology and Evolution 
9(3): 613–623. https://doi.org/10.1111/2041-210X.12898

Morellet N, Gaillard JM, Hewison AJ, Ballon P, Boscardin Y, Duncan P, Klein F, Maillard 
D (2007) Indicators of ecological change: New tools for managing populations of large 
herbivores. Journal of Applied Ecology 44(3): 634–643. https://doi.org/10.1111/j.1365-
2664.2007.01307.x

Oliveira-Santos LGR, Tortato MA, Graipel ME (2008) Activity pattern of Atlantic For-
est small arboreal mammals as revealed by camera traps. Journal of Tropical Ecology 
24(05): 563–567. https://doi.org/10.1017/S0266467408005324

Pfister RP, Goulet D (1999) Nonintrusive video technique for in situ sizing of coral reef 
fishes. Copeia: 789–793. https://doi.org/10.2307/1447616

R Development Core Team (2015) R: a language and environment for statistical computing. 
http://www.R-project.org [12 December 2019]

Ridgeway G (2013) Gbm: Generalized Boosted Regression Models. R package version 2.1.

https://doi.org/10.1670/11-094
https://doi.org/10.1016/j.ecolind.2015.11.013
https://doi.org/10.1007/978-0-387-84858-7
https://doi.org/10.1186/s12917-017-1045-0
https://doi.org/10.1007/978-4-431-99495-4_7
https://doi.org/10.1007/978-4-431-99495-4_7
https://doi.org/10.1111/eva.12564
https://doi.org/10.1080/03949370.2013.821673
https://doi.org/10.1111/2041-210X.12898
https://doi.org/10.1111/j.1365-2664.2007.01307.x
https://doi.org/10.1111/j.1365-2664.2007.01307.x
https://doi.org/10.1017/S0266467408005324
https://doi.org/10.2307/1447616
http://www.R-project.org


A non-invasive method for determining the body condition 569

Risco D, Gonçalves P, Mentaberre G, Navarro-González N, Casas-Díaz E, Gassó D, Colom-
Cadena A, Fernández-Aguilar X, Castillo-Contreras R, Velarde R, Barquero-Pérez O, 
Fernández-Llario P, Lavínb S, Fonseca C, Serrano E (2018) Biometrical measurements as 
efficient indicators to assess wild boar body condition. Ecological Indicators 88: 43–50. 
https://doi.org/10.1016/j.ecolind.2017.12.048

Robar N, Burness G, Murray DL (2010) Tropics, trophics and taxonomy: The determinants 
of parasite-associated host mortality. Oikos 119(8): 273–1280. https://doi.org/10.1111/
j.1600-0706.2009.18292.x

Santos FM, de Macedo GC, Barreto WTG, Oliveira-Santos LGR, Garcia CM, Mourão GM, 
Porfírio GEO, Marino ED, André MR, Perles L, Oliveria CE, Andrade GB, Jansen AM, 
Herrera HM (2018) Outcomes of Trypanosoma cruzi and Trypanosoma evansi infec-
tions on health of Southern coati (Nasua nasua), crab-eating fox (Cerdocyon thous), 
and ocelot (Leopardus pardalis) in the Brazilian Pantanal. PLoS ONE 13(8): e0201357. 
https://doi.org/10.1371/journal.pone.0205613

Schwanz L (2008) Chronic parasitic infection alters reproductive output in deer mice. Be-
havioral Ecology and Sociobiology 62(8): 1351–1358. https://doi.org/10.1007/s00265-
008-0563-y

Shumba T, Montgomery RA, Sillero-Zubiri C, Rasmussen GS (2017) Morphological vari-
ation of wild dogs across Africa. International Journal of Zoology and Applied Bio-
sciences 2: 145–154.

Sollmann R, Mohamed A, Kelly MJ (2013) Camera trapping for the study and conservation 
of tropical carnivores. The Raffles Bulletin of Zoology 28: 21–42.

Stephen C, Duncan C (2017) Can wildlife surveillance contribute to public health prepared-
ness for climate change? A Canadian perspective. Climatic Change 141(2): 259–271. 
https://doi.org/10.1007/s10584-016-1892-x

Turner TR, Cramer JD, Nisbett A, Gray JP (2016) A comparison of adult body size between 
captive and wild vervet monkeys (Chlorocebus aethiops sabaeus) on the island of St. 
Kitts. Primates 57(2): 211–220. https://doi.org/10.1007/s10329-015-0509-8

Van Rooij JM, Videler JJ (1996) A simple field method for stereo-photographic length meas-
urement of free-swimming fish. Journal of Experimental Marine Biology and Ecology 
195(2): 237–249. https://doi.org/10.1016/0022-0981(95)00122-0

Zaki R, Bulgiba A, Ismail R, Ismail NA (2012) Statistical methods used to test for agree-
ment of medical instruments measuring continuous variables in method comparison 
studies: A systematic review. PLoS ONE 7(5): e37908. https://doi.org/10.1371/journal.
pone.0037908

https://doi.org/10.1016/j.ecolind.2017.12.048
https://doi.org/10.1111/j.1600-0706.2009.18292.x
https://doi.org/10.1111/j.1600-0706.2009.18292.x
https://doi.org/10.1371/journal.pone.0205613
https://doi.org/10.1007/s00265-008-0563-y
https://doi.org/10.1007/s00265-008-0563-y
https://doi.org/10.1007/s10584-016-1892-x
https://doi.org/10.1007/s10329-015-0509-8
https://doi.org/10.1016/0022-0981(95)00122-0
https://doi.org/10.1371/journal.pone.0037908
https://doi.org/10.1371/journal.pone.0037908

	An alternative method for determining the body condition index of the free-living South American coati
	Abstract
	Anchor 337
	Acknowledgements
	References

